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A double-platform protocol was implemented in the Bay of
Biscay and English Channel during the SCANS-III survey
(2016). Two observation platforms using different protocols
were operating on board a single aircraft: the reference
platform (Scans), targeting cetaceans, and the ‘Megafauna’
platform, recording all the marine fauna visible at the sea
surface (jellyfish to seabirds). We tested for a potential bias in
small cetacean detection and density estimation when
recording all marine fauna. At a small temporal scale
(B0s, roughly 1.5km), our results provided overall similar
perception probabilities for both platforms. Small cetacean
perception was higher following the detection of another
cetacean within the previous 30's in both platforms. The only
prior target that decreased small cetacean perception during
the subsequent 30 s was seabirds, in the Megafauna platform.
However, at a larger scale (study area), this small-scale
perception bias had no effect on the density estimates, which
were similar for the two protocols. As a result, there was no
evidence of lower performance regarding small cetacean
population monitoring for the multi-target protocol in our
study area. Because our study area was characterized by
moderate cetacean densities and small spatial overlap of
cetaceans and seabirds, any extrapolation to other areas or
time requires caution. Nonetheless, by permitting the
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collection of cost-effective quantitative data for marine fauna, anthropogenic activities and marine
litter at the sea surface, the multi-target protocol is valuable for optimizing logistical and financial
resources to efficiently monitor biodiversity and study community ecology.

1. Introduction

Unbiased estimates of the abundance of wildlife populations are necessary for effective conservation and
for the management of human activities. Several survey methodologies, associated with robust analytical
methods, have been tested in the field, from complete census to quadrat, transect or strip surveys [1-4].
One of the most used non-invasive methods today is probably distance sampling, which can be land
based, boat based or air based [4]. In marine systems, megafauna population estimation is mostly
achieved through boat-based or aerial surveys using a dedicated protocol based on distance sampling
methodology.

Ideally, abundance estimates should be derived from surveys solely dedicated to the target species
(mono-target protocol), which maximizes data quality and minimizes uncertainties around
distribution and abundance estimates for the targeted species [4]. The targeted species in a mono-
target protocol are typically a grouping of species with similar characteristics that it is effective to
survey at the same time, e.g. cetaceans or seabirds. Yet, conducting multiple single-target surveys is
expensive in resources (fuel, logistics, cost, qualified personnel). In practice, multi-target surveys are
increasingly being undertaken in marine systems, effectively surveying a range of taxonomic groups
[5-8]. In the context of optimizing marine wildlife monitoring, multi-target surveys have the great
advantage of permitting cost sharing and reducing the ecological footprint compared with mono-
target surveys [9,10]. Survey data of multiple taxonomic groups collected simultaneously are also
particularly relevant to understanding ecological relationships among ecosystem components, which is
fundamental for the implementation of monitoring programmes [11-13].

Despite their advantages, conducting multi-target surveys comes with potential detrimental effects
on the accuracy and precision of the resulting abundance estimates. These detrimental effects could
arise if searching for a suite of objects with very different search images, and being potentially
available all at the same time impairs the detection process. This process can be decomposed into two
components: the availability of animals to detection (present at the surface or near the surface) and
their perception by observers. For example, sharks and small cetaceans have different detection
characteristics, sharks being harder to detect, because of their lower availability (only visible sub-
surface), than small cetaceans (for which availability is higher because of their frequent surfacing).
Mono-target protocols focus on one or several species with similar characteristics (the so-called target),
permitting detection to be maximized through specific training of observers to the perception of this
particular target. On the contrary, multi-target protocols focus on a range of taxonomic groups with
varying detection characteristics.

In this case, the probability of an observer detecting an animal available at the surface could be
affected when other animals with different detection characteristics are recorded. This has been
suggested to be the case particularly for the detection of cetaceans while simultaneously recording
seabirds. Birds flying above the water could either distract the observer from the sea surface or
partially obscure the sea surface when present at very high density, thus the observer’s capacity to
detect an animal present at or just beneath the surface might be reduced, with a corresponding
decrease in perception probability. The detection process during mono-target protocols has been
extensively explored in relation to aircraft altitude, sea conditions, turbidity, animal characteristics and
availability, among other factors [14-16], but the effect of detecting targets with different
characteristics (e.g. seabirds, boats) compared with the detection of swimming animals (e.g. cetaceans)
has not been explicitly investigated.

The detection process of marine animals and its impact on their abundance estimates has so far been
investigated in three different types of experiment: tandem platforms of observation on board separate
vessels or aircraft, tandem platforms of observation on board single vessels or aircraft, and a
combination of visual observers with digital surveys [14,17-19]. During the large-scale SCANS-III
survey in July 2016 [20], a specific double-platform protocol was implemented in the Bay of Biscay
and the English Channel which consisted of two independent observer teams operating
simultaneously within the same plane, similar to [14]. However, contrary to [14], each platform used a
different data collection protocol. The ‘Scans’ platform used the same dedicated protocol as previous
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SCANS surveys, and collected line-transect data on cetaceans but also recorded opportunistically the B
presence of non-target objects (boats, nets, marine litter, fish, turtles and jellyfish; [21,22]). The
‘Megafauna’ platform used a multi-target protocol to collect line-transect and strip-transect data on a
full suite of target objects, from jellyfish to cetaceans and seabirds (same protocol as for the
REMMOA, SAMM and ObSERVE surveys; [5-8]).

This configuration allowed exploration of the effect of surveying different targets simultaneously on
the perception of small cetaceans, given they were known to be there, and on the resulting abundance
estimates. Based on field experience, cetacean, fish, turtles, jellyfish and marine litter detections were
hypothesized to increase the perception probability of small cetaceans because the detection of all
these objects forces observers to focus their attention under the aircraft and on the sea surface.
Conversely, the recording of seabirds was hypothesized to have a negative impact by distracting
the observer from the sea surface for the Megafauna platform, but the potential effect of seabird
detection (seen but not recorded) on small cetacean perception probability for the Scans platform
was unknown.

The aim of this study was to test for bias in small cetacean (phocoenids and delphinids) detection in a
multi-target protocol (the Megafauna platform) compared with a reference mono-target protocol (the
Scans platform), and to test if this potential bias had an impact on abundance estimation. To do so,
we first identified all unique sightings of small cetaceans (either seen by both platforms or by only
one) and estimated the perception probability for each platform by implementing a capture-recapture
model. We then estimated the impact of the detection of other cetaceans (either large or small
cetaceans), anthropogenic objects, fish/turtles and seabirds on this perception. Second, we performed
conventional distance sampling analyses on the data from each platform and compared resulting
estimated effective strip widths (ESWs) and relative densities. Third, we tested the consistency of these
results in cases of varying densities of observed anthropogenic objects, seabirds and fish/turtles, with
a post-stratification of the effort based on observed encounter rates of these different types of
sightings. Finally, we implemented a hierarchical modelling of detection functions to disentangle
the confounding effects of species, observer and platform of observation on the way small cetaceans
are detected.
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2. Material and methods

2.1. Aerial survey and data collection

The SCANS-III survey was conducted in June-August 2016 in European Atlantic waters, from
Vestfjorden, Norway, to the Strait of Gibraltar using ship-based and aerial surveys [20]. The aircraft-
based double-platform protocol was conducted on transects over the Bay of Biscay and English
Channel blocks, following a zig-zag layout pre-designed for the survey (figure 1). A high-wing
double-engine aircraft (Britten-Norman II Islander) was equipped with bubble windows, allowing the
six observers on board to operate two independent platforms of observation: the rearward
‘Megafauna’ platform and the forward ‘Scans’ platform. Communication was not possible between
the two sets of observers. The six observers switched observation posts within (right and left
observation window, data recording) and between platforms. All observers were trained and had
previous experience with the aerial observation of marine fauna. Specific training was conducted to
help the two sets of observers to easily switch between the two protocols.

The aircraft flew at a constant speed of 90 knots (167 kmh™') and height of 600 feet (183 m).
Observers recorded all environmental conditions impacting the detection of animals: sea conditions
measured on the Beaufort scale (hereafter ‘sea state’), turbidity, cloud cover, sky glint, glare severity,
glare orientation and the ‘subjective condition’, which integrates all the above factors and is defined
as the probability of an observer detecting a harbour porpoise. Whether swell presence impacted
detection was also recorded by the Megafauna platform. All flight information and sightings were
recorded using the VOR 3.2 software for the Scans platform (as used in all aerial surveys for SCANS-
III), and the SAMMOA 1.04 software for the Megafauna platform. Each platform used an
independent but similar GPS device connected to the recording software. The two protocols had a
system of audio recording, ensuring that information given by observers was not lost when the
number of targets detected at the same time was too large to permit real-time recording of the whole
suite of information by the data recorder. In such cases, potentially unrecorded in situ sightings were
reconstructed afterwards based on GPS and audio tracks.
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Figure 1. Study area, with survey area, sampled transects and isobaths.

The Scans platform followed the protocol used for SCANS aerial surveys (for details see [22,23]) and was
based on line-transect (distance) sampling (figure 24). Observers scanned the sea surface and sub-surface in
search for cetaceans, and were encouraged to focus on the transect line. There was no maximum distance limit
from the transect for the detection of cetaceans, fish, jellyfish and turtles but a maximum distance was set at
500m for boats, nets and marine litter. The number of individuals in a sighting, detection angle
(perpendicular to the track line; measured with an inclinometer), cue, behaviour, swim direction, calf
presence and any animal reaction to the aircraft were recorded for each cetacean sighting. Number of
items were recorded for marine litter, fishing boats, static fishing gear, turtles, large fish (sharks, tunas or
bonitos, sunfish) and jellyfish within a maximum distance of 500 m from the transect.

The Megafauna platform followed line-transect methodology for cetaceans, fish and turtles, and
strip-transect methodology for other targets, including seabirds, marine litter, fishing gear and boats
(figure 2b). Observers scanned the sea surface and sub-surface as well as the air column searching for
all targets. The maximum collection distance from the transect was target dependent: 200 m for
seabirds, marine litter and fishing gear; 500 m for boats (fishing, commercial and leisure; strip-transect
methodology). No maximum distance was defined for cetaceans, turtles, large fish (sharks, tunas or
bonitos, sunfish) and jellyfish, but detection angle (as for the Scans platform) and cue were recorded.
In practice, the strip-transect methodology meant that observers focused up to 500m from the
transect. Behaviour, swim direction, number of animals, presence of calves, and any reaction of the
animals to the aircraft were recorded. Seabird activity (resting or flying) was also recorded. When
possible, the (st)age of sighted individuals was assessed for species with distinctive (st)age-dependent
patterns, such as gannets and black-legged kittiwakes.

2.2. Data processing

Total distance flown on effort was 10425 km for the Megafauna platform and 10437 km for the Scans
platform. This difference was due to time lags at the beginning and end of the survey effort, because
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Figure 2. Survey protocol for the two observation platforms. (a) Scans platform: observers scanned the sea surface and sub-surface
without a distance limit but focusing on the transect line in search of cetaceans while also recording any fish, turtles, fishing boats,
fishing gear or marine litter sightings. The three latter items were recorded only within a 500 m limit. (b)) Megafauna platform:
observers scanned the sea surface and sub-surface as well as the air column below the aircraft and recorded all sighted items;
seabirds, marine litter and fishing gear were recorded within a band of 200 m, boats within a band of 500 m, and cetaceans,
fish, turtles and jellyfish were recorded without a distance limit but with a detection angle (in practice the strip-transect
methodology implies that observers focus on the 500 m from the transect). The species available for distance sampling analysis
(i.e. for which detection angles were recorded) are represented by symbols in black.

the platforms were independent. The majority of the survey effort (84% and 74% for Megafauna and
Scans platforms, respectively) was conducted in good observation conditions, i.e. with sea state less
than 4 and subjective conditions from moderate to excellent.

The small cetacean perception probability was estimated based on sighting information only, pooling
all small cetacean sightings recorded on effort: harbour porpoise (Phocoena phocoena), common dolphin
(Delphinus delphis), striped dolphin (Stenella coeruleoalba), bottlenose dolphin (Tursiops truncatus) and
unidentified delphinids. Density estimates were derived from transects of effort, subdivided into legs
of homogeneous observation conditions. For each leg, the number of sighted individuals was
summarized for the following groups of species: marine mammals (large and small cetaceans),
harbour porpoise, common and striped dolphins, bottlenose dolphin. Table 1 summarizes the species
considered for each analysis.

2.3. Descriptive statistics

Sightings were classified into four main categories of interest for this study: anthropogenic objects
(marine litter, fishing gear), marine mammals (mostly cetaceans), other marine fauna (not marine
mammals) and seabirds. Encounter rates were computed for each platform and category as the ratio
of the total number of sightings over the sum of effort within the study area. Legs of effort were
further subdivided into 10-km-long segments to homogenize the length of sampling unit and to allow
for a fine-scaled examination of differences between the two platforms. Segments were paired by
temporal matching between the Megafauna and Scans platforms, and the difference in encounter rates
between the two platforms per category was computed for each segment.

2.4, Small cetacean perception

2.4.1. ldentification of duplicates

To quantify the potential effect of the detection of other targets on the platform-specific small cetacean
perception probability, we first identified the set of unique small cetacean sightings.

Identifying unique sightings required determining which sightings were seen by both platforms
(hereafter ‘duplicates’) and which were seen by one platform only. We implemented an automated
routine in R-3.4.3 [24] based on an objective decision tree (figure 3). This decision tree provided
similar results irrespective of choice of the focal platform. A sighting from platform 2 was tested for
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Figure 3. Duplicate identification. (a) Decision tree. (b) Example. The black line is the surveyed transect, and the black dots and
diamonds are the platform 1 and 2 sightings’ recording positions on the transect, respectively. Circles are 500 m searching areas
around focal sightings from platform 1 (left side in blue, right side in green), and diamonds are platform 2 sightings (left side in
yellow, right side in red). Unique sighting numbers are shown in red (duplicate numbers indicate duplicate sightings), and identified
duplicate sightings are shown with green tick marks.

Table 1. Species groups and sampling unit used for each analysis. ‘& symbols indicate that groups were considered together,
I" symbols that species were considered separately in the analysis.

analysis type groups considered in analyses sampling unit

encounter rates anthropogenic objects (marine litter, fishing gear) | marine 10 km segments
mammals | other marine fauna (except marine
mammals) | seabirds

» smaIIcetacean R harbour porpoise & comhon dolphln & strlped dolphln & ‘ S|ght|ngs .
perception bottlenose doph|n & unldent|ﬁed delphlnld/phocoenld
» ‘ﬁonventlonal dlstancew mwharbour porpoise | common dolphln & striped dolphin | H Iegsofhomogeneous
sampling bottlenose dophin | marine mammals detection conditions
poststrat|ﬁcat|o o o porpm g om ndolphm& Smpe i dolphl S Iegsofhomogeneous .............
bottlenose dophin & unidentified delphinid/phocoenid detection conditions
e e Iegs o homogeneous ............

detection conditions

duplication only if it was recorded within an omnidirectional 500 m buffer around the focal sighting from
platform 1. This threshold was chosen to account for uncertainty in using independent GPS for each of
the two platforms (500 m is the usual uncertainty associated with GPS localization) and uncertainty
inherent to the recording process (the small delay between detection by the observer and the actual
recording by the data recorder, which was not greater than 100 m, on average).

If the detection angle of a candidate sighting was not included within an interval of 15° around the focal
sighting detection angle (detection angles are angles of declination recorded perpendicular to the track line),
the candidate sighting was not classified as a duplicate of the focal sighting. Otherwise, the candidate
sighting was further assessed: if the detection angle was greater than 85° (sightings under the plane), the
candidate sighting was considered a duplicate. If the detection angle was less than 85° (further from
the line, up to the horizon), the candidate sighting was considered a duplicate if it was recorded on the
same side of the aircraft as the focal sighting. If several sightings were concurrently identified as potential
duplicates of the same focal sighting, only the closest one was classified as a duplicate.

967061 19 s ado 205 -y sosy/jeunol/bioBusygndisaposeror [



The 15° criterion was necessary because of unavoidable uncertainty in measuring the declination angle,
which could be due to observers spotting different animals in the sighted group and to uncertainty in
assessing exactly when the sighted individuals crossed the line perpendicular to the transect.

This decision tree ignored the observer side for sightings made directly under the aircraft (i.e. angle
larger than 85°), because such sightings are detectable from both sides of the aircraft. Species identity was
not considered because of the underlying variation in observation conditions. For example, two
observers might not record the same animal with the same taxonomic precision (e.g. common dolphin
versus unidentified small delphinid) depending on the detection cues they could pick.

2.4.2. Perception probability estimation

For cetaceans, detection probability p is a function of the animals’ availability to detection (present at the
surface or sub-surface) and their perception by observers. Because unique sightings of small cetaceans
were seen by at least one platform, animals were both present and available for detection. Availability
was assumed to be the same between platforms, justified by the bubble windows being of similar
width and shape and thus providing equivalent fields of view between the platforms. The time lag
between platforms was very short, allowing the field of view to be assumed to be the same during
the time the aircraft flew over the animals. As a consequence, the detection probability p estimated
here equals the perception probability.

A capture-recapture model applied to tandem observation platforms was used to estimate the detection
probability of small cetaceans. More specifically, occupancy models were fitted [25], considering the two
platforms as independent sampling sessions and unique small cetacean sightings as equivalent to
sampling sites. This setting is conceptually equivalent to a two-visit survey where all sites are occupied
(occurrence y = 1), and allowed us to focus on the platform-specific detection probabilities p of small cetaceans.

Small cetacean perception probability p was modelled as a linear function of variables with a logit
link function. The general form of the model was logit (p;)=a+ Bx;, where p; is the perception
probability for cetacean sighting y;; on platform j, x;; represents whether or not (0, 1) a sighting of
another object of class x was detected shortly before cetacean sighting i by platform j on a leg of effort
and S, is the effect of variable x (see below).

We started with a null model to estimate the overall perception probability of small cetaceans by
platform, irrespective of the detection of other targets. Then, we tested the effect of detecting other targets
on the detection of small cetaceans p by including covariates that were indicator variables of
whether other targets were sighted during the 30s prior to each unique small cetacean sighting. The 30's
threshold was chosen based on observer experience, from which the detection of a sighting was believed
to have no effect on subsequent detection after this lag, and must be adjusted to particular situations
when transferring the method to other study areas and species. The targets were divided into six
categories: cetaceans (not restricted to small cetaceans); other marine fauna (excluding cetaceans: fish,
turtles, jellyfish); anthropogenic objects (marine litter, fishing gear); flying seabirds; resting seabirds
(standing on water); and large groups of seabirds (greater than 10 individuals, either flying or resting).

For each unique sighting of small cetaceans (i.e. seen by at least one platform), the detection of
cetaceans, other marine fauna, anthropogenic objects and seabirds during the previous 30s was
assessed for each platform based on its recorded sightings (figure 4). The presence of seabirds on the
transect for the Scans platform was assessed using the Megafauna platform seabird sightings as a
proxy. The strip-transect protocol used to record seabirds in the Megafauna platform hypothesized
perfect detection of seabirds over the strip, hence seabird sightings from the Megafauna platform can
be used to infer seabird presence prior to cetacean sightings on the Scans platform.

Occupancy models were fitted with the package unmarked [26] in R-3.4.3 [24]. To test for a potential
platform-dependent effect of target detection, we fitted a set of models with only simple effects of
covariates and a set of models with interaction terms with the platform:

model 1 : p ~Platform + Cetaceans + Other Marine Fauna + Anthropogenic Objects
+ Flying Seabirds + Resting Seabirds + Seabirds In Groups

model 2 : p ~Platform + Cetaceans + Other Marine Fauna + Anthropogenic Objects
+ Flying Seabirds + Resting Seabirds + Seabirds In Groups
+ Platform : Cetaceans + Platform : Other Marine Fauna
+ Platform : Anthropogenic Objects + Platform : Flying Seabirds
+ Platform : Resting Seabirds 4 Platform : Seabirds In Groups.
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Figure 4. An example of target detection assessment for a unique sighting of a small cetacean. Small cetacean unique sighting
(shown with the circled arrowhead) has been detected only by platform 1 (yes). Seabird, anthropogenic objects, other marine fauna
and cetacean detections were assessed within the 30 s preceding the unique sighting. The detection of targets informs the table
used for p estimation: 0, no target detected; 1, at least one target detected.

We predicted, based on field experience, a positive impact of cetacean, other marine fauna and
anthropogenic object detections on small cetacean perception probability because these tend to focus
the observer’s attention under the aircraft and on the sea surface. However, for the Megafauna
platform we expected a reduced positive effect on small cetacean perception probability for other
marine fauna since this protocol necessitates recording a detection angle for these targets (i.e.
distraction from the sea surface), while the Scans protocol does not. For the Megafauna platform,
flying seabirds and flocks of seabirds could have a negative impact by distracting the observer from
the sea surface, but resting seabirds should have an effect similar to that of cetacean, marine fauna
and anthropogenic objects. The potential effect of seabird detection (seen but not recorded) on small
cetacean perception probability for the Scans platform is unknown by design.

2.4.3. Sensitivity analysis

We tested whether the above results were sensitive to the set of sightings identified as duplicates by
changing the threshold values of the decision tree. We modified the second threshold, the detection
angle, to test two extreme values: sightings were tested for duplicates if the difference between their
detection angle was less than 5° (a more restrictive tree) or 25° (a less restrictive tree). The perception
probability was then estimated with the two sets of identified unique sightings as described above.

2.5. Small cetacean density estimation

2.5.1. Conventional distance sampling

Conventional distance sampling (CDS) analyses were conducted for all marine mammals (large and
small cetaceans), harbour porpoises, common/striped dolphins and bottlenose dolphins using
package Distance [27] in R-3.4.3 [24].

For marine mammals, harbour porpoises and common/striped dolphins, only sightings made under
good observation conditions (sea state less than 4 and moderate to excellent subjective conditions) were
included in the analysis; all sightings were used for bottlenose dolphin. Frequency histograms of
perpendicular distance were inspected visually and truncated to remove sightings made far from the
transect line (outliers). We truncated sightings at perpendicular distances as follows: marine
mammals—680 m for the Megafauna platform, 530m for the Scans platform; common/striped
dolphins—400 m for both platforms; harbour porpoises—280 m for the Megafauna platform, 290 m for
the Scans platform; bottlenose dolphins—340m for the Megafauna platform, 410m for the Scans
platform. We tested half-normal and hazard rate keys for detection functions [4], and selected the best
models using the Akaike information criterion.

ESWs and densities over the whole study area were estimated and compared between platforms for
each group.

2.5.2. Post-stratification

The next step was to explore potential differences in estimated ESWs and the density of pooled small
cetaceans (harbour porpoises, common, striped and bottlenose dolphins, and unidentified delphinids)

962061 9 s tado 205y sosyjeuwmol/bobunsyqndfaanosiedor g



Table 2. Threshold encounter rates for effort post-stratification by platform, for anthropogenic objects, seabirds and other marine  [JEJ}
fauna. Megafauna values were used to determine classification; Scans values are encounter rates observed in the corresponding

classes for this platform. 2
target type class Megafauna Scans E,
anthropogenic objects 1 0.00 [0.00; 1.16] %

2 oo oot 2

3 [0.17; 0.30] [0.00; 4.19] 5

4 03050 oo 18] S

seabirds 1 0.000 — g
3 [0.12; 0.28] — g
e B [000041] ;
B

=N

between the two platforms as a function of the relative density of different groups of detected target
types. To achieve this, we post-stratified the effort based on the encounter rates of anthropogenic
objects (marine litter, fishing gear, boats), seabirds (pooling flying and resting birds) and other marine
fauna (excluding cetaceans: fish, turtles, jellyfish).

Five classes were created for each target type. Class 1 was based on zero encounter rates, classes 2-5
were based on non-zero encounter rate quartiles as follows—class 2 minimum-2nd quartile; class 3: 2nd
quartile-median; class 4: median-3rd quartile; class 5: >3rd quartile. Only two classes were constructed
for other marine fauna due to lower encounter rates—class 1: zero encounter rates, class 2: non-zero
encounter rates. Classes were created based on encounter rates from the Megafauna platform (table 2);
classes for the Scans platform were then created by temporal matching of segments between the two
platforms (hence segments within each class were spatially consistent between platforms).

Encounter rates, ESWs and densities for each class and platform were estimated by CDS as described
above (§2.5.1), for pooled small cetacean species (harbour porpoises, common, striped and bottlenose
dolphins, and unidentified delphinids). Only observations made in good conditions were considered
(sea state less than 4 and moderate to excellent subjective conditions).

2.5.3. Observer effect exploration

Our aim here was to quantify the platform effects on detection functions, while accounting for observer
and species, through an analysis of variance of ESWs of each combination of platform—observer—species.

A hierarchical model with cross-classified random effects of observers and species for each platform
was built assuming a half-normal key for the detection function. Random effects allow the leverage of
partial pooling (a.k.a. borrowing strength) by shrinking each combination of platform—observer—
species detection function towards a common mean detection [28]. If, for a given combination of
parameters, there are few sightings, the estimated detection function will be very close to the common
detection function, whereas if there are enough data the estimated detection function can deviate from
this common function. In other words, random effects allowed us to stabilize the estimated detection
function even in cases of sparse data for some combinations of platform—observer—species.

For sighting i of species k from platform [ by observer j, let d;;; denote the perpendicular distance. The
detection probability of species k by observer j on platform ! is:

Pim = & ki)
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where §; is the intercept for platform I, 1 is the effect of observer j on platform I and yy is the species- [ 10 |
specific effect on detection from platform I. The subscript i indexes a sighting with its associated
perpendicular distance d;j; (in kilometres). 7; and yi were modelled with bivariate Normal random
effects, specified with a Cholesky decomposition and using priors for the Cholesky factors from [29].
Using a bivariate effect makes allowance for a correlation between platforms as the same observers
rotated across platforms, and the same species could be detected on each platform. Normal
distributions were parameterized in terms of location (mean u) and scale (standard deviation o)
parameters: N (u, o). We used half Student-t distributions with three degrees of freedom and scale set
to 1.5 as priors for the dispersion parameters, and standard normal priors for all other parameters
(see the code in electronic supplementary material, File A). The hierarchical model was written in Jags
v.4.0.0 and fitted with R-3.4.3 [24] using package rjags [30]. Four chains were run with a warm-up
of 10000 iterations, followed by another 10000 iterations (with a thinning factor of 10). Parameter
convergence was assessed with Gelman-Rubin R statistics. Posterior inferences were based on the
pooled sample of 4000 values (1000 per chain). The ESW for each combination of platform-observer—
species was computed as (x is the perpendicular distance, wy is the truncation distance for species k):
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3. Results

3.1. Descriptive statistics
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Anthropogenic objects were the most sighted items from both platforms, with encounter rates of 0.45 and
0.37 sightings per km for the Scans and Megafauna platforms, respectively (figure 5a). Marine mammals
and other marine fauna had similar encounter rates over both platforms (0.06 and 0.07 sightings per km
for each target type for Scans and Megafauna platforms, respectively). The seabird encounter rate for the
Megafauna platform was intermediate at 0.24 sightings per km (figure 5a). Species-specific encounter
rates and the spatial distribution of sightings for each group are given in electronic supplementary
material, File B. Small cetaceans (harbour porpoises, common and striped (pooled as ‘small-sized
delphinids’), bottlenose and unidentified dolphins) represented 95% and 95% of marine mammal
sightings for the Scans and Megafauna platforms, respectively.

Differences among groups and across the two platforms in segment-based encounter rates
were small. The mean difference in encounter rates between platforms was null for marine mammals
and other marine fauna (figure 5b). The mean difference was slightly negative for anthropogenic
objects (i.e. a higher encounter rate for the Scans platform), but was not statistically different from
zero (figure 5b).

3.2. Perception probability estimation

A set of 1047 unique small cetacean sightings was identified. Among these, 37% were seen by both
platforms, 29% only by the Scans platform and 34% only by the Megafauna. The estimated overall
perception probability (from the null model) was thus slightly higher for the Megafauna platform
(0.76) than for the Scans platform (0.65).

The difference in small cetacean perception probability between the two platforms in the absence of
previous target detection was statistically significant (p = 0.40 for the Scans platform, p = 0.56 for the
Megafauna platform; figure 6). The effects of previous targets were significant and also platform
dependent, as models with interaction terms were the best ones.

Cetaceans and anthropogenic objects had a positive impact on small cetacean perception probability
(figure 6a). A previous detection of cetaceans increased the perception probability by 0.54 (from 0.40 to
0.94) on the Scans platform and by 0.41 (from 0.56 to 0.97) on the Megafauna platform. A previous
detection of any anthropogenic object increased the perception probability by 0.30 (from 0.39 to 0.69)
and by 0.20 (from 0.56 to 0.76) on the Scans and Megafauna platforms, respectively. The effect of
other marine fauna detections was positive for the Megafauna platform (p=0.78), but no effect was
detected for the Scans platform (figure 6a).

The effects of seabirds were more contrasted (figure 6b). Detection of flying seabirds decreased the
perception probability (to 0.24) while detection of resting seabirds and seabirds in groups increased it on
the Megafauna platform (to 0.76 and to 0.82 for resting seabirds and seabirds in groups, respectively).
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fauna and anthropogenic objects. (b) Effects of flying seabirds, resting seabirds and seabirds in groups. Megafauna platform values are in
gold, Scans platform values in blue. Vertical bars represent the 95% confidence interval.

The latter two effects were imprecisely estimated (note the large confidence intervals in figure 6b). The
effects of seabirds were different on the Scans platform (figure 6b), with a slightly higher (but not
statistically different) perception probability when flying seabirds were present (from 0.40 to 0.45). The
presence of resting seabirds or seabirds in groups in contrast had no effect. Seabirds (either flying,
resting or in groups) had no effect on the perception of small cetaceans by the Scans platform.

The sensitivity analysis for the perception probability estimation indicated good confidence in the
estimation of the overall perception probability for each platform (from the null model; electronic
supplementary material, File C). With both tested thresholds, the estimated perception probability was
slightly higher for the Megafauna platform (p=0.61 with the 5° threshold; p=0.73 with the 25°
threshold) than for the Scans platform (p = 0.57 with the 5° threshold; p = 0.68 with the 25° threshold).
Both analyses confirmed the positive impact of previous cetacean detection on the perception
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probability. However, the other effects presented above were all reduced, and the negative impact of [ 12 |
flying seabird detection was attenuated.

3.3. Small cetacean density estimate

3.3.1. Conventional distance sampling

The half-normal key was selected as the best fit for detection functions of all taxonomic groups.
CDS-based ESW estimation indicated that there was no platform effect on ESWs for any of the
taxonomic groups (overlapping confidence intervals, figure 7; see electronic supplementary material,
File D for associated detection functions (figure 1) and detailed CDS results (table 1). For marine
mammals, ESW estimates were similar for the Megafauna platform (213 m) and the Scans platform (225
m; figure 7). Harbour porpoises and common/striped dolphins had similar ESWs, while bottlenose
dolphins had a slightly larger one, also with a larger uncertainty. ESWs were similar between the two
platforms for the four taxonomic groups.

CDS-based estimated densities over the study area for the four taxonomic groups were similar
between platforms. Common/striped dolphins had a much greater density than harbour porpoises
and bottlenose dolphins and represented about 80% of the marine mammal estimated density for
both platforms.

*sosi/Jeunof/6106uiysgnd/aposjedos

3.3.2. Post-stratification
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A strong overlap in encounter rate, ESW and density estimates between platforms occurred for all classes
of the three target types (figure 8). This overlap indicates a high level of similarity in estimates between
platforms whatever the density of targets. Small cetacean species composition of sightings did not differ
across classes, for any of the three target types (electronic supplementary material, File D, figure 2).

3.3.3. Observer effect exploration

Hierarchical modelling enabled us to partition the variance in detection into platform, observer and
species components (figure 9; detailed detection functions are shown in electronic supplementary
material, File D; figure 3 for the Megafauna platform, figure 4 for the Scans platform). For both
platforms, the greatest variance was associated with species, and the smallest with observers. Hence,
the detection functions of different species were very different, but were not very different between
platforms or between observers for a given species.

4. Discussion

The double-platform protocol was implemented during the SCANS-III survey in 2016 to test for a
potential bias in small cetacean estimation when operating the megafauna protocol used during
several marine aerial surveys (e.g. the REMMOA, SAMM and ObSERVE surveys; [5-8]). This protocol
could result in inaccurate or imprecise population estimates of small cetaceans if recording other taxa
with different detection characteristics introduced bias in small cetacean detectability.

The double-platform protocol was previously tested during two pilot studies in 2012 and 2014
(SAMM and SAMM-ME), but the amount of effort achieved resulted in too few sightings to allow
sufficient statistical power to reliably identify any potential bias in small cetacean detection due to the
detection of other animals (see electronic supplementary material, File E; [6,31]). The amount of effort
and sightings with the double-platform protocol during SCANS-III (greater than 10400 km and
greater than 700 cetacean sightings) was far greater than previous surveys (greater than 2000 km and
less than 200 cetacean sightings), allowing us to identify clear patterns in small cetacean detections
within and between the two tested protocols.

The detection probability estimated here equals the perception probability of small cetaceans because
availability bias was assumed to be constant across platforms. According to the literature, small cetacean
perception probability is survey dependent, ranging from 47% to 96% [15,16,32]. The perception
probabilities estimated for the SCANS-III survey were within this range, and varied between the two
platforms. Our results highlighted a slightly higher perception probability of small cetaceans on the
Megafauna platform than on the Scans platform, irrespective of any detection of other targets. We can
only speculate about the reasons for this difference. It might originate in the observer focusing better
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on the transect while operating the Megafauna protocol, as shown by an overall higher detection rate.
Observers’ feedback suggests that the different positions of the observation platforms within the plane
might partially explain this difference. The rearward platform (Megafauna) took advantage of the
airplane wing located directly above the bubble-windows, protecting the observer from direct
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sunlight. Observation conditions were considered more comfortable while operating this platform in
contrast to the forward platform (Scans), which was exposed to direct glare. Unfortunately, we were
not able to directly test this difference. Operating a similar double-platform experiment as in the
present study but shifting the position of the two platforms inside the plane would allow us to test
for the effect of direct glare on perception.

Perception of small cetaceans has been demonstrated to be affected by environmental observation
conditions, and to be different among species [14,32,33]. Here, we assessed, for the first time, the effects
of the presence of other targets on small cetacean perception. Such effects were strongly dependent on
the type of target considered. Cetacean presence induced a higher perception probability for both
platforms. This effect was clearly the strongest identified effect and was robust to variations in the
assumptions made to identify duplicates. It could be due to a real impact of cetaceans on the detection
process by focusing the observer on the sea surface. This impact of cetaceans on the detection process
might be driven by a non-random distribution of small cetaceans, known to exhibit aggregative
behaviours, whereby the detection of one small cetacean group will tend to increase the probability of
detecting another one in a short period of time, thereby keeping the observer focused on the sea surface.
How influential this is would depend on the spatial scale of aggregation of these species, about which
little is known.

In European shelf seas, it has been suggested that the presence of birds could divert the attention of
observers away from cetaceans or even be present in densities such that they could partially obscure the
sea surface and lower the perception of cetaceans, so we expected a negative effect of seabird detection on
both platforms in our study area. Flying seabirds had a negative effect on small cetacean perception only
on the platform recording them (the Megafauna platform). As a result, in our study area, this negative
effect might originate in a switch of focus from the sea surface to the air column but not from
masking the sea surface, in which case the negative effect would occur in both platforms. Indeed,
areas of highest seabird densities generally did not overlap with higher density areas for cetaceans
(seabirds were mostly inshore, whereas cetaceans were mostly offshore; [34]). Hence, this small-scale
perception bias might have a negligible impact on high-density cetacean areas. In addition, the
negative impact of seabirds on cetacean perception for the Megafauna platform was probably
counterbalanced by the overall higher perception probability for this platform, but would affect
spatially explicit models and inference into community ecology.

We expected to find that detection of other marine fauna (large fish, turtles, jellyfish) would have a
positive impact on small cetacean perception probabilities for both platforms. However, this was true
only for the Megafauna platform; for the Scans platform, we found no effect.

Unlike the overall platform-dependent perception probability and cetacean detection effect, the effects
of seabirds, anthropogenic objects and other marine fauna detection were reduced when varying the
assumptions made to define whether a sighting was a duplicate or not. As a consequence, our results
strongly indicated that the Megafauna platform does not perform poorly compared with the Scans
platform regarding small cetacean perception, and that, although cetacean detection increases the
perception probability of small cetaceans, some caution has to be exercised regarding the beneficial
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effect of seabirds, anthropogenic objects and other marine fauna detection. The sample size used to infer [ 15 |
these perception probabilities was fairly large (1047 unique sightings) and sufficient to clearly identify
large patterns (overall perception probability), but possibly a bit too low to identify robust patterns
when stratifying the perception process into six categories. Further refinement with an extended
dataset would be advisable to confirm or inform the negative seabird effect identified here.

Analyses to estimate detection functions gave similar results for the four taxonomic groups, in terms
of both the detection functions themselves (there was no variation in the way observers detected
cetaceans between platforms) and the estimated population densities. When post-stratifying, we found
that seabird and other target densities impact neither the way small cetaceans are observed (ESWs)
nor the final estimated density. Thus, the negative impact at 30 s identified above was not apparent at
a larger scale and no difference in population density estimates could be identified between platforms.
As noted above, detection probability depends on perception probability, estimated here, and the
availability of targeted species. Availability can be considered consistent between platforms, but we
demonstrated that the perception probability was platform dependent. As a consequence, we would
expect that overall detection probability should be different between platforms. When estimating
population densities with CDS, the detection probability can be incorporated by multiplying the
estimate by this probability to obtain a density estimate corrected with detection. When multiplying
the estimated densities by the perception probability identified here, we still obtained similar
corrected density estimates between both platforms (not shown here). This indicates that the variation
in overall perception probabilities is probably negligible compared with the uncertainty surrounding
the estimates (confidence intervals). Therefore, the differences in perception probabilities between
platforms do not impact the resulting population density estimates as obtained through CDS, and we
are confident that the negative impact of seabird detections does not affect small cetacean population
assessment derived from the Megafauna protocol.

The absence of bias in population estimates through CDS might further indicate that this effect could
be negligible on cetacean detection in our study area compared with other parameters accounted for in
distance sampling analyses, such as distance from the transect line, which is recognized as the main
parameter affecting animal detection [4], or environmental observation conditions such as the Beaufort
sea state (e.g. [14,15]). A more precise abundance estimation could have been obtained by considering
observation conditions, such as Beaufort sea state or subjective conditions, using multi-covariate
distance sampling (MCDS), but such analysis was precluded here by the reduced sample size for most
studied species. It was tested on common/striped dolphin groups (the only species group with
sufficient sample size), and resulted in similar density estimates to those from using CDS, so we are
confident that using MCDS instead of CDS would not impact the conclusions presented here.

However, it must be kept in mind that the survey was conducted over temperate waters with
moderate cetacean densities, and where seabirds and cetaceans show relatively little spatial overlap in
their distributions [34]. It would be informative to run the double-platform protocol in the eastern
English Channel and the North Sea, where there is stronger co-occurrence of seabirds and harbour
porpoises at high densities [34]. For example, gulls and gannets can be present at such high densities
that observers with experience in those areas reported their impression of a lower perception
probability of harbour porpoises because the sea surface could at times be partially obscured by flying
birds. In such areas, we might expect to find a negative effect of seabirds even for the Scans platform.

By contrast, a completely different result might be expected in tropical waters, where densities of both
cetaceans and seabirds are far lower than in our study area [7]. In tropical waters, small cetaceans are
more sparsely distributed and cetaceans and seabirds have opposing distributions [5]. With less
co-occurrence, we might expect an absence of seabird detection effects on cetacean perception at the
30s scale. However, observers with extensive aerial survey experience in tropical areas believe that
detecting seabirds helps observers to stay focused and alert on the transect line. Indeed, in tropical
waters, the sighting rate might be very low, with long sequences without any sighting. In such cases,
recording seabirds might, in fact, be beneficial to the detection of cetaceans.

Previous exploration of the detection process in aerial surveys using double-platform protocols (but
with the two platforms operating the same protocol, unlike here) have demonstrated variability in
detection probabilities among observers [15,16,35,36], although in some cases this variability was shown
to be negligible [37]. This variability might come from intrinsic differences in observer perception and
experience, but also from what the observer actually sighted, and where. For example, a specific
observer might have more experienced moderate observation conditions, or higher turbidity than another.

Observer effect has also been shown to directly impact population abundance estimates using
distance sampling (see for example [38]). Here, we were able to disentangle whether the estimated
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small cetacean densities were affected by observer-specific, platform-specific or species-specific bias in
detection functions by implementing a hierarchical modelling of these detection functions. We found
that there was no observer effect in ESW estimates. This analysis clearly demonstrated that the species
effects overcome those of protocol and observers. Hence, we can conclude that there is no observer
effect in population density estimated from CDS, and confirm the absence of platform effects on these
density estimates.

In conclusion, in our study area, we found no evidence of lower performance regarding small
cetacean population monitoring using a multi-target protocol compared with a mono-target protocol
dedicated to cetaceans. The systematic recording of a wide range of marine taxa and anthropogenic
objects following standardized protocols (strip or line transect) is both scientifically robust and cost-
effective. As such, it facilitates parallel monitoring of the marine megafauna community, permitting
the exploration of a large set of ecological questions at an ecosystem scale (e.g. [39]). The systematic
recording of anthropogenic activities concurrently with the megafauna community also facilitates the
assessment of anthropogenic threats faced by a wide range of species, and enables conservation
strategies to be adjusted accordingly (e.g. [40]). Such a protocol represents a valuable option in the
context of coordination and optimization of scientific surveys to achieve efficient and -effective
monitoring to restore or maintain biodiversity.

Data accessibility. Data and codes used to conduct the analyses are available on Dryad [41].

Authors’ contributions. M.A., G.D., C.L., SL.,, AR, V.R, JS. and O.V.C. conceived the ideas and designed the
methodology; G.D., A.G., P.H, S.L, MS. and O.V.C. collected the data; C.L. and M.A. processed the data and
analysed the data; C.L. led the writing of the manuscript. All authors contributed critically to the draft and gave
final approval for publication.

Competing interests. We declare we have no competing interests.

Funding. This work has been funded by the French ministry in charge of the environment (Ministére de la Transition
Ecologique et Solidaire).

Acknowledgements. We are deeply grateful to all the observers involved in the SCANS-III survey and to the leading team
who organized the survey and made this experiment possible. We warmly thank the pilots and crew members of the
PixAir Survey company. We are grateful to all the people involved in conducting and analysing data from the double-
platform protocol implemented during pilot studies SAMM and SAMM-ME.

References

censuses of wildlife populations. East Afr. Agric.
For. J. 34, 46—49. (doi:10.1080/00128325.1969.
11662347)

Caughley G. 1977 Sampling in aerial survey.

1. Jolly G. 1969 Sampling methods for aerial 8.

Rogan E, Breen P, Mackey M, Cafiadas A,
Scheidat M, Geelhoed S, Jessopp M. 2018 Aerial
surveys of cetaceans and seabirds in Irish
waters: occurrence, distribution and abundance
in 2015-2017. Technical report. Department of

in the European Union: how to fulfill the
requirements for the marine strategy framework
directive in an efficient and integrated way.
Mar. Policy 39, 349-351. (d0i:10.1016/j.marpol.
2012.12.004)

J. Wildl. Manage. 41, 605-615. (doi:10.2307/ Communications, Climate Action & Environment 14. Marsh H, Sinclair DF. 1989 An experimental
3799980) and National Parks and Wildlife Service (NPWS), evaluation of dugong and sea turtle aerial
Thompson WL. 2002 Towards reliable bird Department of Culture, Heritage and the survey techniques. Wildl. Res. 16, 639-650.
surveys: accounting for individuals present but Gaeltacht, Dublin, Ireland. (doi:10.1071/WR9890639)

not detected. Auk 119, 18-25. (doi:10.2307/ 9. Shephard S et al. 2015 Making progress towards 15.  Pollock KH, Marsh HD, Lawler IR, Alldredge MW.
4090008) integration of existing sampling activities to 2006 Estimating animal abundance in
Buckland ST, Rexstad EA, Marques TA, establish Joint Monitoring Programmes in heterogeneous environments: an application to
Oedekoven CS. 2015 Distance sampling: methods support of the MSFD. Mar. Policy 59, 105-111. aerial surveys for dugongs. J. Wildl. Manage. 70,
and applications. New York, NY: Springer. (doi:10.1016/j.marpol.2015.06.004) 255-262. (doi:10.2193/0022-541X(2006)70[255:
Mannocdi L et al. 2014 Predicting cetacean and 10.  Baudrier J, Lefebvre A, Galgani F, Saraux C, EAAIHE]2.0.€0;2)

seabird habitats across a productivity gradient in Doray M. 2018 Optimising French fisheries 16.  Fuentes M, Bell |, Hagihara R, Hamann M, Hazel
the South Pacific gyre. Prog. Oceanogr. 120, surveys for marine strategy framework directive J, Huth A, Seminoff J, Sobtzick S, Marsh H. 2015
383-398. (doi:10.1016/j.pocean.2013.11.005) integrated ecosystem monitoring. Mar. Policy Improving in-water estimates of marine turtle
Pettex E et al. 2014 Suivi Aérien de la 94, 10-19. (doi:10.1016/j.marpol.2018.04.024) abundance by adjusting aerial survey counts for
Mégafaune Marine en France métropolitaine - 1. Lindenmayer DB, Likens GE. 2010 The science perception and availability biases. J. Exp. Mar.
Rapport Final. Technical report. Observatoire and application of ecological monitoring. Biol. Biol. Ecol. 471, 77-83. (d0i:10.1016/jjembe.
Pelagis UMS 3462 Université de La Rochelle - Conserv. 143, 1317-1328. (doi:10.1016/j. 2015.05.003)

CNRS, France. biocon.2010.02.013) 17. Hiby L, Lovell P. 1998 Using aircraft in tandem
Laran S, Authier M, Van Canneyt 0, Dorémus G, 12. Nicholson E et al. 2012 Making robust policy formation to estimate abundance of harbour
Watremez P, Ridoux V. 2017 A comprehensive decisions using global biodiversity indicators. porpoise. Biometrics 54, 1280—1289. (doi:10.
survey of pelagic megafauna: their distribution, PLoS ONE 7, e41128. (doi:10.1371/journal.pone. 2307/2533658)

densities, and taxonomic richness in the tropical 0041128) 18.  (Cafadas A, Desportes G, Borchers D. 2004 The
Southwest Indian Ocean. front. Mar. Sci. 4, 139. 13. Zampoukas N, Piha H, Bigagli E, Hoepffner N, estimation of the detection function and g (0)

(doi:10.3389/fmars.2017.00139)

Hanke G, Cardoso AC. 2013 Marine monitoring

for short-beaked common dolphins (Delphinus

962061 9 s tado 205 sosyjeuwmol/biobunsiqndfaanosiedor g


http://dx.doi.org/10.1080/00128325.1969.11662347
http://dx.doi.org/10.1080/00128325.1969.11662347
http://dx.doi.org/10.2307/3799980
http://dx.doi.org/10.2307/3799980
http://dx.doi.org/10.2307/4090008
http://dx.doi.org/10.2307/4090008
http://dx.doi.org/10.1016/j.pocean.2013.11.005
http://dx.doi.org/10.3389/fmars.2017.00139
http://dx.doi.org/10.1016/j.marpol.2015.06.004
http://dx.doi.org/10.1016/j.marpol.2018.04.024
http://dx.doi.org/10.1016/j.biocon.2010.02.013
http://dx.doi.org/10.1016/j.biocon.2010.02.013
http://dx.doi.org/10.1371/journal.pone.0041128
http://dx.doi.org/10.1371/journal.pone.0041128
http://dx.doi.org/10.1016/j.marpol.2012.12.004
http://dx.doi.org/10.1016/j.marpol.2012.12.004
http://dx.doi.org/10.1071/WR9890639
http://dx.doi.org/10.2193/0022-541X(2006)70[255:EAAIHE]2.0.CO;2
http://dx.doi.org/10.2193/0022-541X(2006)70[255:EAAIHE]2.0.CO;2
http://dx.doi.org/10.1016/j.jembe.2015.05.003
http://dx.doi.org/10.1016/j.jembe.2015.05.003
http://dx.doi.org/10.2307/2533658
http://dx.doi.org/10.2307/2533658

19.

20.

21.

22.

2.

24,

25.

26.

delphis), using double-platform data collected
during the NASS-95 Faroese survey. J. Cetacean
Res. Manage. 6, 191-198.

Williams PJ, Hooten MB, Womble JN, Bower
MR. 2017 Estimating occupancy and abundance
using aerial images with imperfect detection.
Methods Ecol. Evol. 8, 1679-1689. (doi:10.1111/
2041-210X.12815)

Hammond P et al. 2017 Estimates of cetacean
abundance in European Atlantic waters in
summer 2016 from the SCANS-IIl aerial and
shipboard surveys. Technical report. Wageningen
Marine Research, Yerseke, The Netherlands.
Hammond P et al. 2002 Abundance of

harbour porpoise and other cetaceans in the North
Sea and adjacent waters. J. Appl. Ecol. 39,
361-376. (doi:10.1046/j.1365-2664.2002.00713.x)
Hammond PS et al. 2013 Cetacean abundance
and distribution in European Atlantic shelf
waters to inform conservation and
management. Biol. Conserv. 164, 107-122.
(doi:10.1016/j.biocon.2013.04.010)

Gilles A, Scheidat M, Siebert U. 2009 Seasonal
distribution of harbour porpoises and possible
interference of offshore wind farms in the
German North Sea. Mar. Ecol. Prog. Ser. 383,
295-307. (doi:10.3354/meps08020)

R Core Team. 2017 R: a language and
environment for statistical computing. R
Foundation for Statistical Computing, Vienna,
Austria.

MacKenzie DI, Nichols JD, Lachman GB, Droege
S, Andrew Royle J, Langtimm CA. 2002
Estimating site occupancy rates when detection
probabilities are less than one. Ecology 83,
2248-2255. (doi:10.1890/0012-
9658(2002)083[2248:ESORWD]2.0.€0;2)

Fiske I, Chandler R. 2011 unmarked: an R
package for fitting hierarchical models of

27.

28.

29.

30.

31

32

33

34.

wildlife occurrence and abundance. J. Stat.
Softw. 43, 1-23. (doi:10.18637/js5.v043.i10)
Miller DL. 2017 Distance: distance sampling
detection function and abundance estimation. R
package version 0.9.7. R Foundation for
Statistical Computing, Vienna, Austria.

Virgili A et al. 2019 Combining multiple visual
surveys to model the habitat of deep-diving
cetaceans at the basin scale. Glob. Ecol.
Biogeogr. 28, 1-15. (doi:10.1111/geb.12850)
Kinney SK, Dunson DB. 2008 Bayesian model
uncertainty in mixed effects models. In Random
effect and latent variable model selection,

pp. 37-62. New York, NY: Springer.

Plummer M. 2016 rjags: Bayesian Graphical
Models using MCMC. R package version 4-6. R
Foundation for Statistical Computing, Vienna,
Austria.

Ricart A, Pettex E, Lambert C, Falchetto H, Laran
S, Dorémus G, Blanck AVR. 2014 Suivi Aérien de
la Mégafaune Marine en Manche Est (SAMM-
ME, Hiver 2014) - Rapport final. Technical
report. Observatoire Pelagis UMS 3462
Université de La Rochelle - CNRS, France.
Carretta J, Forney K, Laake J. 1998 Abundance
of southern California coastal bottlenose
dolphins estimated from tandem aerial surveys.
Mar. Mammal Sci. 14, 655-675. (doi:10.1111/
}.1748-7692.1998.tb00755.x)

Slooten E, Dawson SM, Rayment WJ. 2004
Aerial surveys for coastal dolphins: abundance
of Hector's dolphins off the South Island west
coast, New Zealand. Mar. Mammal Sci. 20,
477-490. (doi:10.1111/].1748-7692.2004.
th01173.x)

Lambert C, Pettex E, Dorémus G, Laran S,
Stephan E, Van Canneyt 0, Ridoux V. 2017 How
does ocean seasonality drive habitat preferences
of highly mobile top predators? Part II: The

35.

36.

37.

38.

39.

40.

4.

eastern North-Atlantic. Deep Sea Res. Part Il
141, 133-154. (doi:10.1016/}.dsr2.2016.06.011)
Bayliss P. 1986 Factors affecting aerial surveys of
marine fauna, and their relationship to a census
of dugongs in the coastal waters of the
Northern-Territory. Wildl. Res. 13, 27-37.
(doi:10.1071/WR9860027)

Laake JL, Calambokidis J, Osmek SD, Rugh DJ.
1997 Probability of detecting harbor porpoise
from aerial surveys: estimating g (0). J. Wildl.
Manage. 61, 63-75. (doi:10.2307/3802415)
Rowat D, Gore M, Meekan MG, Lawler IR,
Bradshaw (). 2009 Aerial survey as a tool to
estimate whale shark abundance trends. J. Exp.
Mar. Biol. Ecol. 368, 1-8. (doi:10.1016/j.jembe.
2008.09.001)

Van Der Meer J, Camphuysen C. 1996 Effect of
observer differences on abundance estimates of
seabirds from ship-based strip transect surveys.
Ibis 138, 433-437. (doi:10.1111/}.1474-919x.
1996.tb08061.x)

Petitgas P, Huret M, Dupuy C, Spitz J, Authier
M, Romagnan JB, Doray M. 2018 Ecosystem
spatial structure revealed by integrated survey
data. Prog. Oceanogr. 166, 189—198. (doi:10.
1016/j.pocean.2017.09.012)

Darmon G, Miaud C, Claro F, Doremus G,
Galgani F. 2017 Risk assessment reveals high
exposure of sea turtles to marine debris in
French Mediterranean and metropolitan Atlantic
waters. Deep Sea Res. Part Il 141, 319-328.
(doi:10.1016/j.dsr2.2016.07.005)

Lambert C, Authier M, Dorémus G, Gilles A,
Hammond P, Laran S, Ricart A, Ridoux V,
Scheidat M, Spitz J, Van Canneyt 0. 2019 Data
from: The effect of a multi-target protocol on
cetacean detection and abundance estimation in
aerial surveys. Dryad Digital Repository. (https://
doi.org/10.5061/dryad.pp6g8v3)

967061 19 s tado 205y sosy/jeunol/bioBusygndisaposeror [l


http://dx.doi.org/10.1111/2041-210X.12815
http://dx.doi.org/10.1111/2041-210X.12815
http://dx.doi.org/10.1046/j.1365-2664.2002.00713.x
http://dx.doi.org/10.1016/j.biocon.2013.04.010
http://dx.doi.org/10.3354/meps08020
http://dx.doi.org/10.1890/0012-9658(2002)083[2248:ESORWD]2.0.CO;2
http://dx.doi.org/10.1890/0012-9658(2002)083[2248:ESORWD]2.0.CO;2
http://dx.doi.org/10.18637/jss.v043.i10
http://dx.doi.org/10.1111/geb.12850
http://dx.doi.org/10.1111/j.1748-7692.1998.tb00755.x
http://dx.doi.org/10.1111/j.1748-7692.1998.tb00755.x
http://dx.doi.org/10.1111/j.1748-7692.2004.tb01173.x
http://dx.doi.org/10.1111/j.1748-7692.2004.tb01173.x
http://dx.doi.org/10.1016/j.dsr2.2016.06.011
http://dx.doi.org/10.1071/WR9860027
http://dx.doi.org/10.2307/3802415
http://dx.doi.org/10.1016/j.jembe.2008.09.001
http://dx.doi.org/10.1016/j.jembe.2008.09.001
http://dx.doi.org/10.1111/j.1474-919x.1996.tb08061.x
http://dx.doi.org/10.1111/j.1474-919x.1996.tb08061.x
http://dx.doi.org/10.1016/j.pocean.2017.09.012
http://dx.doi.org/10.1016/j.pocean.2017.09.012
http://dx.doi.org/10.1016/j.dsr2.2016.07.005
https://doi.org/10.5061/dryad.pp6g8v3
https://doi.org/10.5061/dryad.pp6g8v3

	The effect of a multi-target protocol on cetacean detection and abundance estimation in aerial surveys
	Introduction
	Material and methods
	Aerial survey and data collection
	Data processing
	Descriptive statistics
	Small cetacean perception
	Identification of duplicates
	Perception probability estimation
	Sensitivity analysis

	Small cetacean density estimation
	Conventional distance sampling
	Post-stratification
	Observer effect exploration


	Results
	Descriptive statistics
	Perception probability estimation
	Small cetacean density estimate
	Conventional distance sampling
	Post-stratification
	Observer effect exploration


	Discussion
	Data accessibility
	Authors' contributions
	Competing interests
	Funding
	Acknowledgements
	References


